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Abstract. This paper is devoted to the passivity analysis of an array model for coupled inertial delayed neural
networks (NNs) with impulses under different network structures, namely directed and undirected topologies.
Firstly, utilising the information of eigenvectors for the directed coupling matrix, a new Lyapunov functional is
constructed, by which, together with the aid of some inequality techniques and network characteristics, the two
sets of sufficient criteria are established to, respectively, guarantee the strictly input passivity and strictly output
passivity of the impulsive network with directed coupling. Secondly, benefited from the properties of the undirected
coupling matrix, some more concise conditions that are easier to be verified for the passivities of the undirected
coupled network accompanied by impulsive effects are proposed. Finally, two numerical examples are designed to

execute the verification of the derived theoretical results.

Keywords.
delays.

PACS Nos 07.05.Mh; 02.30.Hq

1. Introduction

Over the past few decades, the artificial neural
networks (NNs) have attracted a high degree of research
owing to their extensive applications in pattern recog-
nition [1], signal processing [2], optimisation, motion
control [3] and so on. Customarily, they are described
by a variety of first-order differential equations, such as
Hopfield NN, bidirectional associative memory (BAM)
NNs, Cohen—Grossberg NNs, Memristor NNs [4-7],
which, however, do not take into consideration the pos-
sible influence arising from the second derivatives of
the states, also called the inertia item or inductance in
physics. The inertial NNs mean the incorporation of the
inertial terms into neuron models, which are proposed
in [8] and subsequently are applicable to diverse areas.
Take biology issue as an example in [9,10], the induc-
tance of the semicircular canals for some animals is used
to design an equivalent circuit, by which the electrical
tuning or filtering behaviours of the membrane for a hair
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cell can be successfully modelled. It has been found that
when the neurons are of an inertial nature, more compli-
cated dynamic characteristics could be depicted or richer
dynamic behaviours could be generated, such as bifur-
cation and chaos for a system [11,12]. So the inertial
NNs have been a highly promising research topic and
fruitful findings were reported, including synchronisa-
tion, bifurcation and stability analyses of inertial NNs
[13-18].

As is well known, the qualitative analysis of system
dynamics is an indispensable procedure for the actual
application and modelling of NNs. Among them, the
passivity, originating from the circuit theory [19], is
an important one. It employs the product of input and
output as the energy supply and represents an energy
attenuation characteristic of the system in that the energy
is only burned but not produced. Therefore, a pas-
sive system can sustain internal stability referring to
the energy-related considerations. From this point of
view, it is regarded that passivity can deduce broader
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and more general results on the dynamic analysis
of a system. Recently, it has been successfully used
to analyse the stability [20], synchronisation [21],
signal processing [22] and chaos control [23] of systems.
Meanwhile, the passive analysis of various models is
also extensively investigated [24-27]. In [24], by using
the Wirtinger-type inequality, the passivity analysis is
addressed for memristive NNs with consideration of
probabilistic time-varying delays. With the aid of the
delay fractioning technique and linear matrix inequality
approach, Sakthivel et al [25] derived several criteria to
guarantee the passivity of the fuzzy Cohen—Grossberg
BAM NNs with uncertainties. Wang et al [26] investi-
gated the passivity for coupled reaction—diffusion NNs
by designing appropriate adaptive coupling strategies.
Unfortunately, the passivity of the inertial NNs remains
an open problem.

Owing to the complexity of the real world, the
established models often have the framework that the
multiple NNs simultaneously operate accompanied by
the interaction with each other through nodes coupling,
which is named coupled NNs. Recently, the coupled
NNs have sparked much research interest from differ-
ent fields [15,16,26,28]. Remarkably, Hu et al [15] and
Dharani et al [16] considered the synchronisation con-
trol of coupled inertial NNs, in which the former is
for the pinning synchronisation, and the latter is for
the sampled-data synchronisation of that with reaction—
diffusion terms.

In the circuit implementation of the NN, it sometimes
occurs that the instantaneous perturbations or sharp
changes in the voltages come out of electronic com-
ponents, namely the impulsive phenomena. Besides,
in dynamical investigation, the impulses can be added
to the system at certain instants for the effective or
quick achievement of the desired state behaviour [28-
30]. On the other hand, it inevitably brings the signal
delays suffering from the limitation of the finite speed
of an amplifier switch and signal propagation, whereas
these time-delay terms in systems may heavily affect the
original performance of the system, leading to instabil-
ity, bifurcation, oscillation and chaotic attractors [5,31].
Furthermore, generally, the form of delay is a function
that varies with time rather than the case of constant
delays. Hence, the impulses and time-varying delays
deserve consideration in view of the practical appli-
cations as well as theoretical analysis of the NNs. It
is worth mentioning that in [14], a designed impulsive
controller acted on the inertial NNs with time-varying
delays for the purpose of exponential stability of sys-
tems. However, until now, there has been no study on
the delayed inertial NNs both with impulsive and cou-
pling effects, which is exactly the model that we shall
consider.
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Inspired by the aforementioned statements, this paper
isintended to explore the passivity of the coupled inertial
NNs with time-varying delays and impulsive effects.
From what we know, so far no attempt has been made on
this aspect. Compared with the existing relevant litera-
ture, the main contributions of our work can be attributed
as follows: (i) The features of the inertial terms, coupled
nodes and impulsive effects are included when address-
ing NNs, which is more general and consistent with
the reality. (ii) Both directed and undirected coupling
topologies are considered, respectively, in which differ-
ent Lyapunov functions are constructed based on the
graph theory. (iii) For the first time, the passivity of the
inertial NN is investigated, which further exploits the
performance of the inertial NNs.

The framework of the paper is listed as follows.
Section 2 presents the model to be addressed and pro-
poses some preliminaries, including useful conceptions,
assumptions and lemmas. The main results of the pas-
sivity analyses are, respectively, reported in §3 and 4,
in which the former is for impulsive inertial NNs with
directed coupling, whereas the latter is for the same
network but with an undirected coupling topology. Sec-
tion 5 exhibits two numerical examples to validate the
correction of the theoretical conclusions. At last, con-
clusions are drawn in §6.

Notations: Throughout the paper, R and R" denote
the space of real numbers, and the n-dimensional real
Euclidean space, respectively. For a € R, Res(a) rep-
resents the real part of a. For two number sets M and
N,€ (M, N)and €' (M, N) represent, respectively, the
set of all continuous maps and the set of all contin-
uous differentiable maps, both from M and N. For a
real symmetric matrix P € R"*", P > 0 means P is
a positive-definite matrix. For a symmetric matrix G,
Amax (G) and 1> (G) denote, respectively, the maximum
eigenvalue and the second largest eigenvalue of P. [, is
the n x n identity matrix, AT denotes the transpose of
matrix A and ® is the Kronecker operation.

2. Problem description and preliminaries

In what follows, we shall show the model to be addressed
and display some necessary preliminaries. Let us begin
with two critical definitions.

DEFINITION 1 [32,33]

A system is said to be passive if there exists non-negative
function § : RT™ — R™, called the storage function,
such that

p
/ Yy (t)u(r)dr > S(t,) — S(t0)
1

)



Pramana — J. Phys. (2018) 91:69

for any 7, 1o € R™ and 1, > 19, where u(r) and y (1) €
R™ are, respectively, the input and output of the system.

DEFINITION 2 [33]

A system is said to be strictly passive if there exists a
non-negative function S : R™ — R™, called the storage
function, such that

Ip tp
/ Y (Ou()de > S(tp)—S(to)+81/ u (tyu(t) dt
1) 1

0

Ip T
e [5Toy0
0]
where 1,60 > O and 1 + & > 0, u(t), y(t) € R"
represent the same meanings as those in Definition 1.

Remark 1. In Definition 2, if &1 > 0, the considered
system is specially said to be strictly input passive, and
if &2 > 0 the system is said to be strictly output passive,
both of which are the objectives to be achieved in this

paper.
In this paper, we consider an array of linearly coupled
delayed inertial NNs with impulsive effects, in which
N identical nodes are incorporated. The model of this
network is described by

i) o dx()

+Bf(xi(t — 1))+ J

N
‘ +¢Y Gy (dx’(t) —i—xj(t))—i-ui(t),
j=1

dt
t# I,
Axi(tr) = — 8 - x(t ), AXi(tx) = =8 - x(t ),

(D
where x; (1) = (xj1(?), ..., xin ()T € R" corresponds
to the state vector of node i, i = 1,2,...,N,k =
1,2, ..., N,is the number of nodes in the network, D =
diag{d,, da, ...,d,} and C = diag{cy, c2,...,c,} are

positive-definite matrices, A = (@;j)nxn, B = (bij)nxn
denote, respectively, the connection weight matrices
without and with time delays, J € R” is the constant
external input; f(x;) = (fi(xi1), ..., fu(xin)7 is the
activation function, 7 (¢) is the time-varying delay with
0<t(t) <tandt(t) < p < 1,u;(t) € R" denotes the
control input. ¢ > 0 represents the coupling strength,
I' = diag{y1,y2, ..., ¥n} is the individual coupling
between two nodes, in which y; > 0,7 = 1,...,n;
G = (Gjj)nxn represents the topological structure
of the network, and will be given different forms in
the sequel, referring to the directed and undirected
networks, respectively. For convenience, we always
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assume that the configuration coupling matrix G in (1) is
irreducible.

Besides, in (1), #; are the impulsive instants
satisfying 0 < fx < fx41 < --- fork =1,2,..., and
limg_s 4 o0 txr = +00. & is the impulsive gain at instant
k. Ax(tx) = x(t) —x (1) and Ax (t) = x(tx) —x ()
are the impulses at moments f;, in which x(f;) =

x(") = lim,_, o+ x(0), (1) = lim,_, - x(¢) and & ()
=it} = lim,_, + % (1), % (1) = lim, _, - X(1).

The initial conditions with network (1) are
xi(s) =(pi(s)’ -)'Cl'(s) :wi(s)v s € [_Ta 0]5 (2)

where
o(s) € €' ([—7, 01, R"), ¥ (s) € €([—,0], R").

Our intention in this paper is to construct a reasonable
input-out system based on coupled NNs (1) and exploit
its passivity. For this purpose, the following three lem-
mas are indispensable, in which, the first plays a pivotal
role for the construction of both the input-out system
and the Lyapunov functional, and the other two are used
in the proof of the main results.

Lemma 1 [34]. Let G = (Gjj) be an irreducible matrix
with non-negative off-diagonal elements, and satisfies
Gii= Zyzl’j#i Gij. Then the following items hold:

(1) For any non-zero eigenvalues ) of the matrix G,
we have Res()) < 0.

(2) G has an eigenvalue O with multiplicity 1, and the
corresponding right eigenvectoris (1,1, ...,1)T.

(3) Suppose that & = (£1,&,...,En)T € RV,
ZlNzl & = 1 is the normalised left eigenvec-
tor of G with respect to eigenvalue 0, then we
have & > O foralli = 1,2,..., N. Especially,
if G is symmetric, then it can be & = 1/N for
i=1,2,...,N.

Lemma 2 [35]. For any vectors x,y € R", and
positive-definite matrix Q € R™", the following
inequality holds:

ZxTy <xTGx + yTG_ly.

Lemma 3 [28)]. Let u € R, and P, Q, R, S be matrices
with appropriate dimensions. Then the Kronecker prod-
uct has the following properties:

) PeO)T=PTa Q"
(2 (uP)® Q=P @ uQ.
B)(P+0)®R=POR+0®R.
4 (P®Q)R®S)=(PR)®(QS).

Moreover, the following assumptions are also
necessary to draw our conclusions.
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Assumption 1. For j = 1,2,...,n, suppose the
activation functions f;(-) satisfy the Lipschitz condi-
tion, i.e. there exist constants /; > 0 such that

|fj ) — fi)| = ljlu— vl

hold for any u,v € R, j = 1,2,...,n. Denote L =
diag{ly, l2, ..., l,} for convenience.

Assumption 2. For k = 1,2,..., suppose that the
impulsive gains satisfy 0 < v < 2.

3. Passivity of impulsive inertial NNs with coupling
via directed topology

In this section, the coupled network under directed
topology is considered, and the passivities of the target
network are analysed, including strictly input passivity
and strictly output passivity.

Let the coupling matrix G of (1) is defined as follows:
if there exists a connection from node j to node i, then
G;j > 0, otherwise, G;; = 0 (i # j), and the diagonal
elements of the matrix G are defined by

N
Gij = — Z Gij, i=12,...,N.
J=1,j#i

It means that the network is directed and the matrix
G may be asymmetric. Let § = (&1, &, .. LENT s
the normalised left eigenvector of G corresponding to
eigenvalue 0, i.e. TG = 0and ZlNzl & = 1. Thenitis
seen from Lemma 1 that&; > Ofori =1,2,..., N.Let
x(t) = ZZNZI & x;i(t) and define ¢;(t) = x;(t) — x(1),
the dynamics of the error system relating to (1) is given
by

Pei(0) _dei(0)
> ] ]
+ Af(ei(t)) + Bf(ei(t — (1))

N .
+c¢Y Gyl <d€’m +ej(t)> +im, O
j=1

— Cei(n)

dt

t # I,
Ae;(ty) = —drei(t; ),

Aei(ty) = —érei(ty, ),

where f(ei(t) = f(xi() — X7, & f(xj(0) and
i (1) = ui (1) — Y0, &juj ().

Next, introduce the variable transformation z;(t) =
(de; (t)/dt) + e;(t), then the second-order differential
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system (3) can be degenerated by

de(;l(t) = —ei(t) + 2 (D),
dz(;:t) = —Cei(t) — Dz (1)
+ Af(ei(t)) + Bf(ei(t — 1(1))) “4)
+C2N:Gijrzj(t) +ui(t), t # 1,
j=1
Ae; (tk; = —drei(ty ), Azi(tp) = —dkzi(ty ),

where C=C+1,—Dand D =D — I,.

Further, letting e(t) = (elT, eg, R e},)T and z(1) =
(ZIT, z}, el z%)T and combining the operator of the
Kronecker product, system (4) can be written in the fol-
lowing compact form:

de(t) _

P —e(t) + z(1),
dz (1) ~ A
5= (In ® C)e(t) — (Iy ® D)z(t)

+ Iy ® A)F(e(t)) +c(G®D)z(r) ©O)

+ Iy ® BYF(e(t — T(1))) + U (1),

t # I,
Ae(ty) = —8re(ty),

Az(t) = —8kz(y ),

where F(e(t)) = (f(e1(1), f(ea(®), ..., flen®)T
and U = (ity, o, ..., in)".

For the analysis of the passivity for system (5), the
corresponding output vector y(t) is defined as

y() = (N ® Fle(t) + (In ® H)u(t), (6)

where F, H € R"*" are known real matrices.

Theorem 1. In the light of Assumptions 1 and 2,
let & = diag{&),&,...,6x) and G = EG +
GTE. Then the coupled inertial system (3) accompa-
nied by the output system (6) is strictly input pas-
sive if there exist a scalar y > 0 and a matrix
P = diag(P', P%2,...,PN) > 0 (P! € R™",i =
1,2,..., N) such that

H+H'—yI,>0 (7)
and

(—2P+T1 P—a®C>§0’ ®)

P-E®C T,
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where
2_
T ="LEeL?
I—p
+2Iy @ (FI(H+H" —y1,)"'F),
Ty =E® (—2D + AAT + BBT) + ¢(G ®TN)

+28°@H+HT —y1,)"".

Proof. Choose the Lyapunov functional as
V() = Vi) + Va(0), )
where

Vi(t) = " () Pe(t) + 2 (1)(E ® I,)z(1),
t

Vo(t) = L eT(s)(E ® L?)e(s) ds.

l—p t—1(t)

Firstly, taking the time derivative of V| (¢) along the tra-
jectory of (5) leads to

Vi) =2e" () Pét) + 227 (1)(E ® )3 (1)
= —2eT (1) Pe(t) + 2T (1) Pz(1)
— 22" (1)(E® O)e(n)
— 227 (1) (E® D)z(t) + 22" (1)(E ® A)F(e(r))
+ 22" (1)(E® B)F(e(t — T(1)))
+ 2¢z2V()(EG @ D)z(t) + 22 (1) (E Q 1)U (1).
(10)
Since Y% | & = 1 and combining with the definitions
of e; (t) and x(t), we can derive that

N

N
D Eieit) =) &xi(1) — X))
i=1

i=1
N N

=Y &lwo-Ygxo|=0 an
i=1 j=1

and

N N N

doger) =Y &\ ki)=Y gijn)]=0. (12)
i=1 i=1 j=1
The combination of (11) and (12) yields

N N
Y &z =) &) + () =0. (13)

i=1 i=1

Then, by means of (13), Lemma 2 and Assumption 1, it
is found that
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22T (1)(E ® A)F(e(1))

N N
—zzz?(oaA(f(xi(z)) - Zs,-ﬂx,-(r)))
i=1

j=1

N
=23 &l (A (i (1) — FED))

i=1

N N
+2 (Z s,-z;-fu)) A(f(i(t)) - Zs,-ﬂx,-(t))
i=1

j=1

N
=2 &l OAf (i (1) — FED))

i=I

N N
<Y ELOAATL O+ )& (f (i)
i=1

i=1
— FEONT(f i @) = fED)))

<ZTO(E® AANZ() + e (1)(E® LY)e(r).  (14)

Take the same schemes, we can obtain

2:7(1)(E® B)F(e(t — (1)) < 2" (1)(E ® BB)z(r)
+eT(t — t(O)NE ® LYe(t — 1(1)). (15)

Besides, it is also acquired from (13) that

2.7 (1) (E® L,)U ()

N N
= ZZziT(t)Si (ui(f) - Zéj”j(t))

i=1 j=1

N
=2 O&ui ()

i=1

= 22V (E Q@ L)u(r). (16)

Applying (14)—(16) to (10) deduces

Vi(t) < ' (){=2P + E ® L*}e(r)
+2T ()P — E® Clz(t)
+zT ()2 ® (—2D + AAT + BBT)
+¢(G ® D)}z(t)
+e'(t — T())(E ® LYe(t — T(1))

+27T (1) (E @ L)u(®). (17)

Next, by taking the time derivative of V,(¢) along the
trajectory (3), and noting that 0 < ©(t) < p, we have
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Va(t) =

T (1) (E ® LYe(t)
l—p

(1 - r'(t))eT
l—p

(B ® LYe(t)

—eT(t —1())E ® LYe(t — 1(1)).

(t—Tt)NE® LYe(t— (1))

(18)

In light of (9), (17) and (18), the estimate of V(t) can

be expressed by

Vi) < eT(t){—ZP n ?_ p

—EQ® LZ} e(t)
+2¢T(1){P — E® Clz(t)
+TeE® (—2D + AAT + BBT)

+e(G @ Dz(0) + 22 ()(E ® L)u ().
Owing to the output (6), we have

V() =2y (u@) + yu (u(t)
2—p
lL—p
+ 227 (1)(E ® I)u(t)
+ T E® (—2D + AAT + BBT)
+¢(G @ ))z(r)

< eT(t){—ZP + E® LZ} e(t)

19)

+2" P2 ® C)z()—2¢" (1) (Iy ® FDu(t)

—u'()(IN® (HY + H — yHTH)u().
By Lemma 2 and condition (7), we have
2" (O(E® Lu(t) < 22" ()(E® )
x (In®(H+H" —y1,)")E® L)z(1)
1
+ EuT(r)uN ® (H+ H" — yL)u(t)
= 2" )E*QH +H" —y1,) )z

+luT(t)(I QH+H'—yI,))
3 N Yin u(t)

and
—2eT(t)(Iy ® FOu(r)
< 2" Uy @ FOY(UN @ (H+HT —yI)™)
1
x (Iy ® Fe(t) + 5uT(z)
x (In® (H+H" — yL,))u(t)

(20)

2D
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=2¢" () (In @ (FI'(H+H" —yL,) ' F))e()
1
+ 5 OUy ® (H+ H = yL)u®).  (22)

Letting ¢(t) = €T (@),zY(#))T and then substituting
(21) and (22) into (20) we derive

V() = 2yT(Ou) + yu Ou(t)

2 —
< eT(t){ —2P + l—p(E QL%
—p
+2Iy® (F'(H+H" - yln)_lF)}e(t)
+ zT(t){E ® (—2D + AAT + BBT)

+ (G +28*® (H+ H' — yln)_l}z(t)

+ 2" (1) {P - E® C)z(1)
— T <;2Pﬁ+ TI P-E® C)
—E®C g
x () <0, t#Hn. (23)

For any 7, > to, there exists m € Z™ such that #,, <
tp < tm41. By integrating (23) with respect to ¢ from 7
to 7,,, one can obtain

Ip
/ V() — 2y (ult) + yu" (t)u()]dt
1o

’ Ip
:Z/l V(t)dt+/ V(1)) dt
tm

1=1 7l-1

Ip
—~ / R2yTOu) — yu (Hu(n))dt

Io

=Y V@) = V-] + Vitp) — Vi)
=1

p
- f 2y (ur) — yu" (Ou(n)lde

To

= Z[V(tf) — V(m)] + V(tp) — V(o)
1=1

— / tp[zmiu(r) — yu (Hu()]dr. (24)

Io

On the other hand, it is known from Assumption 2 that
|1 — 8| < 1forall k € Z™", and noticing the impulses
formed as (5), one yields

V(ty) = e () Pe(ty) + 2" (1) (E @ L)z (1)
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1 i
_|_ —_
1- 1Y tr—1(tg)
= (1= 8% (1) Pe(t)

+ (1 =82 (47 WE @ )

eT(5)(E ® L?)e(s)ds

- 1 o T/ m o 72
z(t; )+1— e ()ERL Ye(s)ds
P Jy—t()
<e' () Pe(ty) + P ()N E® L)z(t))
1 " T/ m o 72

— e (5)(E® LY)e(s)ds

l—p =t
< V(). (25)

The combination of (23)—(25) yields

Ip
V(tp) — V(o) —/ R2yTu(t) — yu (u(®)ld
fo

Ip
- f V() — 25T (Ou(e) + yuTOu@ldr < 0,
to

which implies that

p V(t,)  V(to)
T 14
/to y (Ou(r)dr > — T3

Ip
+r / uT(Ou() dr.
2 to

Thus, from Definition 2, the strictly input passivity of
system (1) is proved. |

Theorem 2. On the basis of the same assumptions and
notations as Theorem 1, the coupled inertial system (3)
accompanied by output system (0) is strictly output pas-
sive if there exist a scalar y > 0 and a matrix P > 0
such that

H+H'—yH"H >0 (26)
and
—2P+0®, P-EQC
- <0, 27
(P—E@C ®) )_ @7
where

2 —
© = ﬁ(s ® L) + Iy ® (y F'F)

+2Iy® (F'(yH — L,)H+ H" — yH'"H)™!
x (yH" — I,)F),

O =E®(=2D+ AAT+ BBT) + (G QD)
+2E’QH+H'—yH™H)™ "

Proof. Employ the same Lyapunov functional V (¢) as
in Theorem 1, and the time derivative of V() along
system (5) is estimated as in (19), then by means of the
output (6), we can derive
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V() =2y (u@®) + yy )y
2—p
L—p
+7TM{E® (—2D + AAT + BBT)
+¢(G @ D))z(1) + 22 (1)(E ® L)u(r)
+2e" () {Iy ® FT(y H — I)}u(1)

+ 2T (P — E® Clz(1)

—uT Uy @ (HY + H — y HTH)u(2).

< eT(t){— 2P+ E® L +yIy ® (FTF)}e(t)

(28)
By Lemma 2 and condition (26), we have

2¢"(O{Iy ® (F (v H — I,)}u(t)
<2e"(t)(Iy ® (FT(yH — 1))
x(IN®@ H+H"—yHTH)™)
x (In® (yH" — I,)F))e(?)

+ %MT(Z‘)(IN ® (H+H" —yHH)u(t)

=2T () {In @ (FY(yH—1,)(H + H"
—yH'H) ' (yHT — I,)F)}e (1)

F Oy @ (H + B~y HH 29
5 N yH H)u(®). (29)

Let £(t) = (¢7(¢), zT(r))T, and substitute (29) and (21)
into (28), then for ¢ # f it is obtained that

V(@) = 2y" (u@) +yy (0)y(0)
< eT(Z){— 2P + ?:—Z(E QLY +Iy® (yF'F)
+2Iy ® (F'(yH — L,)(H+ H" —yH"H)™!
x (yH' — 1n>F)}e<r)

+2T){P - E® Clz(t)
+ T {E® (—2D + AAT + BBT)
+e(G®M+2E2® (H + H —y H'H) 1z(0)

o1, 2P+O©; P-E®C
‘“’)<P—a®é S >§(t)<0.
(30)

Then, based on (30) and applying that similar techniques
as in (24) and (25), we can conclude that

tp
Vt,) — Vi) — f 2yT(Ou) — yy" () y(0)1di
0]

Ip
< / V() — 2" (Oue) + vy ) y)]dr <0,
1

0
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which implies that

Ip
/ T oud > L) _ V)
1

) 2 2
Ip
+§/ YTy (@) dr.
0]

So the strictly output passivity of system (1) in the sense
of Definition 2 holds. O

Remark 2. According to the formation of G and T, we
canread that G @ T < 0 from Lemma 1, which implies
that Y» < 0 and ®; < 0 are possible. By Schur comple-
ment lemma [36], conditions (8) and (27) are reasonable.

Remark 3. The delayed inertial NNs are considered in
[37,38], where the former addresses the stabilisation
problem via periodically intermittent control, and the
latter studies the synchronisation by means of the matrix
measure technique. The coupled inertial NNs with time-
varying delays are considered in [15] to realise the
synchronisation based on the pinning control strategy,
while the delayed inertial NN is stabilised in [14] under
the designed impulsive control. Howbeit, none of them
concerns delayed inertial NNs both with coupling and
impulse effects simultaneously. Moreover, none of them
involved the passivity analysis of the inertial NNs, which
is exactly our aim in this paper. From Theorems 1 and 2,
the information of the coupled matrix, which implies the
structure of the network topology, is utilised not only to
construct the Lyapunov functional but also to establish
the sufficient conditions of passivity. Thus, our model is
more universal, the method is different and the passivity
results fill the gap in the field of the inertial NNs.

4. Passivity of impulsive inertial NNs with coupling
via undirected topology

In this section, we consider the case when network (1)
is undirected, which implies the coupling matrix G is
symmetric and is defined as for i # j, if there exists
a connection between node i and node j, then G;; =
Gji > 0, otherwise, G;; = G;; = 0, and the diagonal
elements of matrix G are defined by

N
Gi=— Y. Gij, i=12....N.
j=1j#

Letx(t) = (1/N) Zf\lzl x; (1), definee(t) = (x1(t) —
(), ..., xn () —X(0)" and z(1) = (de(r)/dr) + e(0),
we can derive the error system of (1) with an undirected
topology by
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de(t) _
Pl e(t) + z(1),

&) _ —(Iy ® C)e(t) — (Iy ® D)z(t)
+ Iy ® A)F(e(1)) + ¢(G @ T)z(1)

+ (N ® BYF(e(t —T(1)) + U(1), t # 1,
Ae(ty) = —8ke(t;), Az(ty) = —8kz(ty),

where the coefficient matrices are the same as (5).
B~esides, Fe(t)) = (f(e1(®),..., fen(ONT v~vith
flei(?)) = f(ei(t)) — (1/N) Z?’;l f(ej()),and U =
Gy, ..o diy) T with iy = u (1) — (1/N) 30wy (o).

Theorem 3. Suppose that Assumptions 1 and 2 hold,
then the undirected system (31) and the corresponding
output system (6) are strictly input passive, if there exist
ascalary > 0and a positive-definite matrix Q € R"*"
such that

H+H'—yI,>0 (32)
and
—20+Ww Q-C) _

- 0 33
(orm 082 -
where

2 —
W, = 1—'0L2 +2FY(H + HT —y1,)"'F,
—p

W, = —2D + AAT + BBT + 2¢1,(G)T
+2(H+H" —y1)™ .

Proof. Construct the Lyapunov functional as follows:

V() =e (t)(Iy ® Q)e(t) + 27 (1)z(t)
t
eT(s)(Iy ® L¥)e(s) ds.

t—1(t)

n 1
l—p
Similar to the derivation of (17), the time derivative of
V (t) along the trajectory of (31) is estimated by

V() <et@) {IN ® <—2Q + f:—‘;Lz)} e(t)

+ 2T () {Iy ® (0 — O)}z (1)
+2'(O{Iy ® (~2D + AAT + BB)}z(1)
+ 227 (1)(G @ D)z(1) + 22" (). (34)

Now we focus on the estimation of the coupling term
in (34). Since G is an irreducible symmetric matrix
with non-negative off-diagonal elements, zero row
sum and zero column sum, then by Lemma 1, we have
0 = X2(G) > 2(G) > --- > An(G). Furthermore,
there exists a unitary matrix V = (vf,...,vy) €
RVY*N guch that G = VAVT, where A = diag
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{0, 2(G), ..., Any(G)} and v = (1//N,1/+/N ...,

1/V/N)T.
Let (1) = (VT ® I,)z() and since Y"1, z; (1) = 0,
one has

N
1
n() = @l @ L)z(t) = ; T (t) = 0. (35)

Noting that A;(G) = 0, together with Lemma 3 and
(35), we have

2¢27 (1) (G ® I)z(r) = 22" (((VAVT) ® Dz (t)
= 2cn" (1)(A ® Dn(?)

N
<2ch(G) Y (OTni(1)

i=2
N
=2c22(G) > 0] ()Tni ()

i=l

=2c2(G)Z (1) (Iy ® D)z(1).
(36)

Applying (36) to (34) we get
o =eo e (2o i=0r)|
(t) <e (t) I ® _2Q + EL e(t)
+ 2T {Iy ® (—2D + AAT
+ BB 4+ 2¢i(G)D)}z(1)

+2e" (O {Iy ® (Q — O))z(t) + 22" (Du(?).
(37)

Note the estimation (37) and the expression of output
(6), as well as employ (21) and (22) by replacing E with
Iy, we can obtain

V() = 2yT(@)u() + yuT (u(r)

2 —
=< eT(t){IN 0 (—2Q + ﬁl‘z +2F"

x(H + H' — yln)_lF) } e(r)

+ 2T () {Iy ® (Q — C))z(r)
+ 7 {Iy ® (=2D + AAT + BBT + 2¢0,(G)T
+2(H+H" —y1,) "z0)

_ T -20+¥,0-C
e (£150,9)
x¢(t) <0, t#n,

where ¢(1) = (T (1), 2T (1) T.

Then the rest of the proof matches mutatis mutandis
to a similar proof in Theorem 1 and thus is omitted. So
the strictly input passivity of (31) under the output (6)
is obtained. O
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Utilising (36), and making some slight alterations for
the proof of Theorem 2, we can easily gain the strictly
output passivity under the case of undirected topology,
which is exhibited below without proof.

Theorem 4. Under Assumptions 1 and 2, then the
undirected system (31) is strictly output passive from
input u(t) to output vector described by (0), if there exist
ascalary > 0and a positive-definite matrix Q € R"*"
such that

H+H'—yHTH >0 (38)
and
—20+®, 0-C _

. 0, 39
( 0-C 0] )_ &9
where

2—p > T T _
1 =7 L +yF'F+2F"(yH — I,)

X (H +H'—yH'H) Y(yH" — I))F,
@), = —2D + AAT + BBT + 2¢3,(G)T
+2(H+H"—yH™H)™"

Remark 4. 1t is seen that under directed topology, the
dimension of the matrix needed to be chosen in Lya-
punov functional, namely P, reaches Nn x Nn, and
the dimension under LMI condition (8) or (27) is
2Nn x 2Nn. Comparatively, the corresponding magni-
tudes in the undirected network are, respectively, n x n
and 2n x 2n, which greatly reduced the computations.
So, Theorems 3 and 4 have the unique advantages dur-
ing the modelling of the coupled inertial network on
account of the passivity.

5. Numerical examples

Example 1. Consider a complex dynamical network
including five identical nodes with impulsive effects,
in which each node is a 3D NN modelled by

dxi () dx() _ .
g2 = P G+ Af (@)

+ Bf(xit — () +J +ui(0)

—I-CZGlJF( %0 Xj(l)>,

1 # I,
Axi(tr) = —=8kx(t ), Axi(tx) = —8kx (1),

(40)
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Figure 1. The states of systems (40) with non-zero control Figure 3. Norm evolutions of output vectors for (40) with

input. .
non-zero control input.
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Figure 2. Norm evolutions of error vectors for (40) with
non-zero control input. Figure 4. The states of systems (40) without control input.

where i = 1,2,...,5,k = 1,2,..., x; = (x;1, xi2, -3.5 1.5 0 1 1
x3)T, f(x;) = 0.2(tanh(x;}), tanh(x;2), tanh(x;3))7T, 2 0 0
and the time delay is givenby 7(¢) = 0.3—0.3e"".Soit G = 0 1 -2 1 0
iseasy toobtainthat/; = 0.2,7 = 0.3 and p = 0.3. Set- 1 —4 2
ting D = diag{2.8, 3.0, 3.2}, C = diag{2.8, 3.2, 3.5}, 1 1 -2
J = (0,0)T and ¢ = 0.6, the other coefficient matrices

0 0

and coupling matrix are given as Moreover, we take &y = 0.2, fy — tx—1 = O0.1.
By employing the MATLAB function NULL, it is
035 075 -04 derived that the normalised left eigenvector of G is & =
A=1|-055 0.6 0.65 |, (0.2222,0.1667, 0.1667, 0.1667, 0.2778)T. Choose
05 03 0.7
05 -0.7 07 03 0 0 075 0 0
B=1-06 —-035 04 |, F=10 0.6 0 ,H=10 0.8 0

—0.55 0.75 0.45 0 0 0.4 0 0 0.7



Pramana — J. Phys. (2018) 91:69

15

— e
— lle:

(

(
llea(t)]
(

(

— lles

— e

eit)|

051

\

0 2 4 6 8 10
t

0

Figure 5. Norm evolutions of error vectors for (40) without
control input.
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Figure 6. Norm evolutions of output vectors for (40) without
control input.

Employing the YALMIP Toolbox of MATLAB, the
feasible solution P! = diag{0.3612, 0.4985, 0.4249},
P2 = P3 = P* = diag{0.3438, 0.4780, 0.4027} and
P> = diag{0.3786, 0.5191, 0.4471} can be acquired by
referring to (8) with y = 0.4. Thus, in light of Theo-
rem 1, system (3) derived by (40) is strictly input passive
under output system (6).

In addition, by the same technique, we can also
find the matrices P! = diag{0.3565, 0.4473, 0.4016},
P2 = P3 = P* = diag{0.3391, 0.4267, 0.3794}
and P> = diag{0.3739, 0.4679, 0.4238} asserting (27)
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I I
5 10 15
t

Figure 7. The states of systems (41) with non-zero control
input.
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Figure 8. Norm evolutions of error vectors for (41) with
non-zero control input.

accompanied by y = 0.7. From Theorem 2, system
(3) derived from (40) is strictly output passive with the
output (6).

Pick the control input as u;; = ie O, upn =
1.5ie7 % andu;3 = 2ie™%1,i = 1,2, ..., 5, theinitial
values are randomly selected within interval [—1.2, 1.2],
the results of numerical simulations are described in
figures 1-3, Meanwhile, the simulation results without
control input are also exhibited in figures 4—6 for com-
parison. It can be directly observed that the numerical
conclusions affirm Theorems 1 and 2.

Example 2. Consider a coupled network with undirected
topology described by
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lls®l

Figure 9. Norm evolutions of output vectors for (41) with
non-zero control input.

%)
o
T
.

X,(t)
o

Figure 10. Norm evolutions of output vectors for (41) with-
out control input.

d2x; (1) _ dx; (1) . A
a2 —D TR Cxi(t) + Af (xi (1))
+ Bf(xit =t () +J
N
dx; (1)
+cj§G,-,~F( ét +xj(t)) +ui (1),
Axi(tr) = =8k - x (), Axi(t) = =8k - x (1),

(4D

wherei = 1,2,...,6,k = 1,2,...,xi = (xj1,xi2)7,
f(x;) = 0.5(sin(x 1), cos(x;2))T, and the time delay is
given by (1) = 0.3¢' /(1 + €'). So it is easy to obtain
that ; = 0.5, T = 0.3 and p = 0.0750. Setting D =
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Figure 11. Norm evolutions of error vectors for (41) without
control input.
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Figure 12. Norm evolutions of output vectors for (41) with-
out control input.

diag{0.4,0.3}, C = diag{1.2,0.4}, J = (0,0)T and
¢ = 0.6, the other coefficient matrices and coupling
matrix are given as

—0.3

-0.5)”

02 —0.6 0.3
A= (o.s 0.3)’ B= (—0.2

=35 15 0 1 0 1

1.5 -2 05 0 O 0
G — 0 05 -3 1 15 0
o 0 1 -4 1 1

1
0 0 15 1 —4 1.5
1 0 0 1 15 =35
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Moreover, we take 8 = 0.2, 1y — tx—1 = 0.2. Choose

0.3 0 0.7 0
F:(o 0.6)’ H:<0 0.8)'
By means of MATLAB, the feasible solutions of (32)
and (33) can be obtained by y = 0.4 and Q =
diag{2.0683, 1.9883}. According to Theorem 3, sys-
tem (3) derived from (41) is strictly input passive under
output (6).

On the other hand, we can also find that when y = 0.7
and Q = diag{2.0911, 1.9670}, inequalities (38) and
(39) hold. So, based on Theorem 4, this coupled network
is strictly output passive.

For the numerical simulations, take the control input
as those in Example 1, select the initial values ran-
domly within interval [—1.8, 1.8], then the simulation
results for this undirected network are depicted in
figures 7-9. The simulation results without control input
are also depicted in figures 10—12 for comparison. From

these simulations, it is read that the conclusions of The-
orems 3 and 4 hold.

6. Conclusions

This paper has formulated and investigated the passivity
issues for impulsive inertial delayed NNs with different
coupled structures, namely directed topology and undi-
rected topology. The normalised left eigenvector for a
coupling matrix with respect to the eigenvalue O plays
a critical role for the achievement of passivities for the
directed network, while the combination of the proper-
ties for the undirected coupled matrix and the characters
of the network helps to derive some more condensed
conditions for the passivities of an undirected coupled
network. Two numerical examples have been furnished
to validate the correctness and merits of the theoretical
findings.
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